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Abstract—This letter proposes an effective pre-processing
technique for robust estimation of signal parameters via
rotational invariance techniques (ESPRIT)-based single-tone
frequency estimation against an 1/Q mismatch. For the
implementation of a high-accuracy ranging/radar system,
parametric-based algorithms such as MUSIC, ESPRIT and
their variations have been adopted due to their superior
estimation capability for single-tone frequency estimations.
Since most ranging/radar system have the direct conversion
architecture, 1/Q imbalance problem occurs in the form of
spurious frequencies of the frequency spectrum. For this
reason, the proposed pre-processing technique is designed to
make use of the Hilbert transform structure for received
signals. The estimation performance of the proposed pre-
processing technique in single-tone frequency is derived and
compared with the results from a Monte-Carlo simulation. The
root-mean-square error (RMSE) of the proposed method is
compared with that of an ESPRIT-based method for various
parameters.

Index Terms—ESPRIT, pre-processing technique, single-
tone frequency, Hilbert transform, 1/Q mismatch.

I. INTRODUCTION

Single-tone frequency estimation is one of the main
challenging in wireless systems [1], [2]. It has numerous
applications in the instrumentation and measurement issues
such as testing of sine waves and the single-target detection
of the radar. Specifically, millimeter-wave wireless systems
(30 GHz to 300 GHz) have recently become increasingly
widespread for radar systems [3] such as frequency
modulated continuous wave (FMCW) radar. In the
millimeter-wave systems of the FMCW radar, direct
conversion types of architecture are commonly implemented
to reduce the cost and power consumption of the receiver.
However, because the conventional direct conversion
architecture is sensitive to local oscillation and the matching
between the components of the in-phase (1) and quadrature
(Q) channels, they have especially an effect to DC offset and
I/Q imbalance [4]. Although there have been many efforts to
improve the accuracy of the single-tone parameter estimation
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process in the presence of AWGN, this problem has not
been addressed in conjunction with the 1/Q mismatch
problem. The 1/Q imbalance problem strongly affects the
signal processing part when estimating parameters.

For frequency estimations, there are parametric and the
non-parametric  approaches.  Well-known  parametric
methods are multiple signal classification (MUSIC) [5],
matrix pencil [6], Propagator [7] and estimation of signal
parameters via rotational invariance techniques (ESPRIT)
[8]. The non-parametric methods include the discrete Fourier
transform (DFT), the Blackman-Turkey method and the
Bartlett method. The performances of the parametric
methods are superior to those of the non-parametric
methods. Among the parametric methods, ESPRIT achieves
quite good performance and is thus widely used. In this
letter, we propose an effective preprocessing technique for
robust ESPRIT-based single-tone frequency estimation
against instances of 1/Q mismatch.

The chirp signal is used widely for millimeter-wave
systems such as radar [3] and communication systems [9]
because a received chirp signal can be changed to a
sinusoidal signal by a de-chirping process.

SIGNAL MODEL

A. Received Signal without I/Q Imbalance

In FMCW radar, the transmitted baseband chirp used for
time delay estimation is obtained from the models as

for 0<t<T,

m.2
S(t) = cos((wC +ws)t+5t j sym>

0

(1)

elsewhere,

where w. denotes the carrier frequency, ws is the initial
frequency, P is the rate of change of the instantaneous
frequency of a chirp symbol and Tsym is the signal period of a
chirp symbol. Assuming a time-invariant channel over Tsym,
the received signals, perturbed by additive white Gaussian
noise (AWGN), can be represented by

y(t) =as(t—t )+z(t), 2)
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where z(t) is the AWGN with noise power ¢? and a and T are
the complex amplitude and time delay of the received signal,
respectively.

To apply parametric-based algorithms such as ESPRIT
and MUSIC, de-chirping is done to transform the received
chirp signals into sinusoidal signals. In practice, de-chirping
is defined as the conjugate multiplication of the received
chirp signals and the reference chirp signals r(t) as in ([9],
(9)), such that

d@) = ymr @), ©)
where (-)" means the phase conjugation, d(t) indicates that
y(t) is transformed into exponential form. Eq. (3) shows that
the transformed signals d(t) as in ([9], eq. (10)) after low-
pass filtering have a sinusoidal waveform such that

d(t) =aeh® (4)
where n(t) = -utt -0sT + p/212. At this point, the time delay of
arrival (TOA) parameter T is changed to the frequency
components of the single-tone sinusoids, as shown in (4).
Thus, the time delay parameter estimation problem of the
received signal y(t) is converted to a frequency estimation
problem of the transformed sinusoids d(t).

B. Received Signal with I/Q Imbalance
Since millimetre-wave radar systems including direct
conversion use extremely high frequencies, they are
associated with the 1/Q imbalance. In (3), we assume that the
reference chirp signal r(t) has a perfect 1/Q balance. For an
analysis of transformed signals perturbed by 1/Q imbalance,
we assume that the reference chirp signal r'(t) has the 1/Q
imbalance. The output of the reference r'(t) with the 1/Q
imbalance is expressed as
r'(t) =cos(X)+ j@+b)sin(X +q), (5)
where X = (we + ws)t + (Ut?)/2 and 6 and B represent the
error of the phase and the amplitude due to the 1/Q
imbalance, respectively. The conjugation of (5) can be
changed as [10]
') =x*elX +xe X |

(6)

where x* =1/2{1-(1+b)el9}

X~ =1/2{+@1+ b)e_jq}. After de-chirping and low-pass
filtering, it is determined that the transformed signals dio(t)

due to the 1/Q imbalance have a sinusoidal waveform such
that

and

dio(®) =ax{xe"® 4xTe MUy 7). 7

The received signal perturbed by 1/Q imbalance dig(t) can
be represented by a sum of the complex scaled desired signal
and interfering signal in the imaginary frequency of the
desired signal.
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I1l. PROPOSED PREPROCESSING TECHNIQUE

The proposed method is composed of a two-step approach
for the compensation of the I/Q imbalance error in order to
estimate the single-tone frequency.

=

Re(dig)

Q channel
Hilbert
transform

Im(d,o)

| channel
Hilbert
transform

£.(0*
hilb
>

o

Fig. 1. I/Q imbalance compensator.

A. Preprocessing Technique for 1/Q Imbalance
Compensation

The proposed preprocessing technique for the 1/Q
imbalance compensation is shown in Fig. 1. The discrete
time model of dig(t) received through analog-to-digital
converter (ADC) can be described such that

digln] =xae (") 1 x*ae~N(Ts)

+z(nTy),

(8)

where n=0,..,N -1, Ts denotes the sample period and N

represents the number of samples per Tsm. In addition, in
order to clarify the signal model with the 1/Q imbalance, the
following explanation omits the noise term, z[nTs], in (8) for
simplicity. Re(dig[n]) and Im(dig[n]) in (8) are fed into
Hilbert transform functions of the | and Q channels,
respectively. Here, Re(-) and Im(-) means the real part of the
complex signal and the imaginary part of the complex signal,
respectively. The goal of the Hilbert transform is to generate
a complex-valued N-point signal from the real-valued signal
as shown in [11]. In the Hilbert transform of the | channel,
Re(dig[n]) is transformed by using N-point DFT such that

.2pkn
IR = N

Dig[kl= X, Re(djq[n])e , 9)

n=0

where k=0,1,..,N -1. After DFT, an N-point one-sided

spectrum is obtained via

DY K], fork =0,

2DWk], for1<k <N -1
| 1 Y
Fh(ill)b[k] = © 2 (10)

DY K], for k=

N
2]
0, for %+1sks N -1.

To compute the inverse DFT (IDFT) of the N-point one-

sided spectrum Fh(i'l)b[k] the complex analytic signal is

computed by
[ 20kn
FOKe N,

hilb (11)

N-1
fh(ill)b[n] = %\1 kgo



ELEKTRONIKA IR ELEKTROTECHNIKA, ISSN 1392-1215, VOL. 21, NO. 6, 2015

where forn=0,1,...,N —1. The Hilbert transform of the Q

channel from the imaginary-valued signal uses a procedure
identical to that of the Hilbert transform of the | channel.

[k] and f[k] obtained
from the Hilbert transform of the | and Q channels,

And then, by multiplying fh(ilﬁa*

respectively, the k-th error term fe[k]= (1+é)ejq induced
due to the 1/Q imbalance is achieved. After fer'[K] is

multiplied by fh(i?b)[k], the k-th compensated signal feomp[K]
is obtained. Finally, the k-th compensated complex signal
deomp[K] is acquired from the sum of Re(dig[K]) and jfeomp[K]

|e dcomp[k] = Re(de[k]) + jfcomp[k].
B. TOA Estimation by ESPRIT
Using the compensated signal dcomp[k] with N samples, the
autocorrelation matrix Rqq of L by L is defined as
N-L H
Rad = ano dcompdcompl (12)
where the sequence deomp = [deomp[N], ..., deomp[N+L-1]]" with
length L, (:)" and ()" is the Hermitian transpose and

transpose, respectively. The eigenvalue decomposition
(EVD) of Ryq has a form given by

o, 0 & 0
0o I, . ||

Rw=[s 6] . .* . ; [G*}, (13)
0 0 I\ 4

where the signal eigenvector matrix S=[s, ..., Su-1] contains
M eigenvectors which span the signal subspace of the
correlation matrix, the noise eigenvector matrix G = [qo, ...,
Oi-m-1] indicates L-M eigenvectors spanning the noise
subspace of the correlation matrix, and A, denotes the n-th
eigenvalues of Ryqy. The largest M eigenvalues of M, ..., Av-1
correspond to the M eigenvectors of S. The other
eigenvalues Aw, ..., A1 correspond to the eigenvectors of G
such that Aw = ...= A.1=0% Let us define the S and S
matrices, which is Slz[h_.l 01x|_.1]S, Srz:[ole.l ||_.1]S, Im
denotes M x M identity matrix and Ouxn means M x N zero
matrix. The sub-matrices, as shown in earlier work [12], are
factorized by:

Sl = A1C,
{ 1 ) (14)
S, =ADC=S,C""DC=8;9,

where A1=[| L-1 01><|_.1]A, A2=[01><|_.1 ||_.1]A, A= [a((.\)o)
a(wwm-1)], alwm)=[1 edom ... eItDom]T wp=wxz,T;, D = diag[do
... Om-1], diag(-) means the diagonalization of the matrix, dm
denotes the frequency of the transformed complex
exponential signal for the m-th time delay of the received
signal i.e. dp=edm and C denotes the non-singular
transformation matrix of M by M. In order to obtain ém, the
eigenvalues of ¢ is used such as ¢=C'DC. Thus, ¢ is
expressed such that

f=(S1S)7"S. Sy (15)
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Among several ¢s, the first time delay of received signal
"y is determined by the first eigenvalue of ¢ such that

to

1
—-—/(dp),
e (do)

S

(16)

where Z(-) means the phase angles for a complex signal.

IV. PERFORMANCE ANALYSIS OF RMSE AND CRLB

In this section, the reduced root-mean-square error
(RMSE) of the estimator for the received signal distorted by
the 1/Q imbalance, the ratio of the RMSE of the proposed
method to the RMSE of the signal perturbed by the 1/Q
imbalance and the Cramer-Rao lower bound (CRLB) are
derived. The distorted signal, dig[n], leads to a signal to
noise ratio (SNR) reduction of the received signal. From (7),
the distorted signal dig[n] is divided into the negative
frequency and the positive frequency. Compared to (4), the

amplitude of the negative frequency decreases with X .

Therefore, the reduced SNR A due to X~ can be expressed
as follows

A =20logyg(X7). 17)

In the AWGN channel, the RMSE of the estimated TOA
for the signal perturbed due to the 1/Q imbalance 61 can be
expressed as in (17) from earlier work [6] with the SNR
which denotes as y i.e. y=a/a® such as

1
1001><(g +A) ’

The RMSE of the proposed method has similar
performance comparing with the ideal ESPRIT because the
proposed method removes the effect of the 1/Q imbalance.
The ratio of the RMSE of the proposed method to the RMSE
of the signal perturbed due to an I/Q imbalance R can be
formulated such that

_ 1 1 B 01A |, -
R_\/loo-lg /\/100.1@%) ~ 10 —‘x ‘ (19)

Therefore, the RMSE of the proposed method is improved

with ‘x“.

1

dig ~ 18
07 N T, (18)

In the CRLB, the ESPRIT-based TOA estimation is based
on a single-tone sinusoid signal. For the received signal in
(4) in the AWGN channel, the CRLB for the ESPRIT-based
TOA estimation . is derived from an earlier result [10] such
that

d 2> 6

> . 20
2pgN (N2 —1)nPT 2 20

V. SIMULATION RESULTS

We present Monte-Carlo simulation results averaged over
10,000 estimates to verify the performance of the proposed
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algorithm. The TOA performance of the proposed algorithm
is compared with those by conventional algorithms, in this
case the ESPRIT-based TOA estimation algorithm, in a
variety of the 1/Q imbalance cases. This letter only takes into
account the RMSE for single-tone frequency. For the
proposed and conventional algorithms, their RMSEs are

N
defined such that \/1/ N> {(tﬁl,n —tl)z}, where t7 , is the
n=1

first time delay estimation of the n-th Monte-Carlo trial and
N is 10,000. In the following simulations, we set the
parameters as shown in Table I.

TABLE I. SIMULATION PARAMETERS FOR AWGN CHANNEL.

Parameter Value
u 7.3158 x 10%2
Ts 31.25 ns
Tsym 1.1875 s

In Fig. 2, the proposed algorithm is analysed for the
RMSE of the estimated TOA for the signal perturbed due to
the 1/Q imbalance and compared to other algorithms and
CRLB values. We compare the RMSE of the ideal ESPRIT
algorithm with RMSE of the proposed estimator in TOA.
Because the analysis assumes a high SNR, the analysed
RMSE and the simulation results for the proposed
algorithms are not well matched in SNR areas below 5 dB in
Fig. 2.

T T T T T T
—— ESPRIT wio I/Q imbalance

—¥%— CRLB

—O— Analysis

—— ESPRIT W/ I/Q imbalance : $=0.2 , =15
—HB— Proposed method : $=0.2, 6=15
—¥— ESPRIT w/ I/Q imbalance : $=0.3 , 6=30
—9— Proposed method : B=0.3 , 6=30

RMSE

Fig. 2.

- = x_
] —#— ESPRIT wio I/Q imbalance

—}— ESPRIT W/ I/Q imbalance: $=0.2 , 6=15
—B— proposed method

—O— Analysis

RMSE

Symbol duratlion(s)
Fig. 3. Simulation and analytic results of TOA with various values of Tsym
with SNR = 15 dB.

For the received signals including 1/Q imbalance error, the
RMSE of the proposed algorithm is nearly identical to the
ideal case, while the ESPRIT method with 1/Q imbalance
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becomes saturated from the point when SNR = 10 dB.
Figure 3 shows the RMSE values of various estimators as
the number of samples N increases. Regarding the change of
the sample number N, N increases to 114 such that Tsym =
3.56 ps. When N increases, the RMSE of the proposed
estimator improves. In particular, for the proposed estimator,
when N changes from 38 to 114, the RMSE characteristics
improve by more than twofold, showing a change from
4.25e-9 to 1.71e-9.

VI.

In a real situation, to verify the robustness of the proposed
method, a variety of experiments are performed in an
anechoic chamber located at Daegu-Gyeongbuk Institute of
Science & Technology (DGIST) in Korea. In Fig. 4, the
chamber is built for wireless signals of 8 GHz to 110 GHz.
The dimensions are 10 m(L) x5 m(W) x 4 m(H). As shown
in Fig. 4, moving targets can move back and forth for our
experiments. We develop the radar verification equipment as
shown in Fig. 5. By an external signal from the DSP board,
the transmitted signal of the RF transceiver is generated. The
received signals, which are called as beat signals, are
captured by a Tektronix TDS8200 sampling oscilloscope.
The captured data was used to verify the proposed algorithm
as described in the next section.

EXPERIMENTS

Power
supply

Developed RF
transceiver

Fig. 5. Measurement setup of the 24 GHz FMCW radar.

A. The Description of RF Transceiver

A block diagram of the 24 GHz FMCW radar system is
shown in Fig. 6. The system is consisted of a transmitter, a
transmitting antenna of multiple elements, a receiving
antenna, and a receiving channel. The transmitter generates
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FMCW signals which have a chirp signal. The initial
transmission time of each sweep is controlled by the DSP
board. A photograph of the 24 GHz radar system is shown in
Fig. 7.

The transmitter comprises a voltage-controlled oscillator
(VCO), frequency synthesizer and a 26 MHz oscillator. To
generate the FMCW source, a frequency synthesizer controls
the input voltage of the VCO. An RF signal is spread to the

TX antenna and receiver mixer via the power divider.

The receiver contains a LNA, a mixer, a high-pass filter
(HPF) and a low-pass filter (LPF). The receiver has an
overall noise figure of 8 dB. The gain and noise figure of the
LNA are 14 dB and 2.5 dB, respectively. In order to
generate the beat signal, an RF signal is down-converted by
the mixer. The measured 3 dB cutoff frequency of the HPF
and the LPF are about 13 KHz and 2 MHz, respectively.

Chirp signal WNVVW T
N Antenna
O
Frequency
synthesizer _®

Oscillator r

Used 2 channel -
De-chirped
sinusoidal

- HE =

|
|
|
|
| LPE-1 HPF-1
|
|
|
|

o> —|——

I RX
Antenna

Mixer

WQ mixer)l LNA

Fig. 7. Photograph of the 24 GHz FMCW radar system.

B. Antennas

180
Fig. 8. Measured radiation pattern of the antenna.

An antenna architecture in the receiving antenna is a
microstrip-patch antenna. This microstrip-patch antenna has
a gain of 15.6 dBi and a 3-dB beamwidth of 24°. The

A
transmitting
_ antenna_

Areceiving |
antennas

b

microstrip-patch antenna of the same type is mounted on the
components of the transmitting antenna. The measured
radiation pattern of the antenna with horizontal polarization
is shown in Fig. 8.

C. Experiments

0.05

I —o6— ESPRIT W/ I/Q imbalance|
: —%— Proposed
1

0.04

0.03

0.02

RMSE

0.01

-0.01

Estimated Range(m)
Fig. 9. Range map of the proposed method for the target located at ranges
of 0.5 mand 2.5 m.
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In chamber environment, we carried out single-target
experiments. In order to evaluate the performance of the
proposed algorithm, the conventional ESPRIT with 1/Q
imbalance are compared. In this single-target scenario, three
different single-target scenarios are performed. When a
target was located at ranges of 0.5 m and 2.5 m relative to
the FMCW RF module, the range RMSE of the proposed
method was obtained as shown in Fig. 9. In Fig. 9, the range
results of the proposed estimator are found at 0.47 m,
0.72m, 1.4 m, 1.75 m and 2.19 m, which the mean of
ranging RMSE is 0.0061 m. Compared to the range map of
the ESPRIT with 1/Q imbalance in Fig. 9, it can be seen that
the RMSE of the proposed estimator, which the mean of
ranging RMSE is 0.0132 m, is better than that of the
conventional estimator.

VII. CONCLUSIONS

For robust ESPRIT-based single-tone frequency
estimations considering 1/Q mismatch, we proposed an
effective  preprocessing technique. The  estimation
performance of the proposed preprocessing technique in a
single target is analysed for the RMSE of the estimated TOA
for the signal perturbed due to the 1/Q imbalance and
compared with Monte-Carlo simulation results. The
proposed method is achieved similar performance of the
ideal ESPRIT method without the 1/Q imbalance with
various parameters.
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